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An Analysis of Global Stability of a Class of
Neutral-Type Neural Systems with Time Delays
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Abstract—This paper derives some new sufficient conditions for
the stability of a class of neutral-type neural networks with discrete
time delays by employing a suitable Lyapunov functional. The
obtained conditions can be easily verified as they can be expressed
in terms of the network parameters only. It is shown that the results
presented in this paper for neutral-type delayed neural networks es-
tablish a new set of stability criteria, and therefore can be considered
as the alternative results to the previously published literature results.
A numerical example is also given to demonstrate the applicability
of our proposed stability criterion.
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I. INTRODUCTION

In recent years, the analysis of dynamical behavior of
Hopfield neural networks, Cohen-Grossberg neural networks,
cellular neural networks, bidirectional associative memory
neural networks have been paid much attention due to their
potential applications in various engineering problems re-
garding image and signal. It is known that, in the analysis
of dynamical behavior of neural networks, the class of the
activation functions employed in the design and time delays
are two key parameters. In the classical neural network models
such as Hopfield neural networks, Cohen-Grossberg neural
networks, cellular neural networks, bidirectional associative
memory neural networks, the time delays are in the states
of the neural system. However, since the time derivatives of
the states are the functions of time, in order to completely
determine the stability properties of equilibrium point, some
delay parameters must be introduced into the time derivatives
of states of the system. The neural network model having
time delays in the time derivatives of states is called delayed
neutral-type neural networks. In the recent literature, many
researchers have studied the equilibrium and stability proper-
ties of standard neural networks and neural networks of neutral
type with a single delay and many delays and presented various
sufficient conditions for the global asymptotic stability of the
equilibrium point [1]-[28]. The most of the previous literature
results are basically expressed in the linear matrix inequality
(LMI) forms. The LMI approach to the stability problem of
neutral type neural networks involves some difficulties with
determining the constraint conditions on the network parame-
ters as it requires to test positive definiteness of high dimen-
sional matrices. In the current paper, by employing a suitable
Lyapunov functional, we will present new delay-independent
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sufficient conditions for global asymptotic stability of the
equilibrium point for the class of neutral-type neural networks
with many delays. Our results establish various relationships
between the network parameters only. Therefore, the results
of this paper can be easily verified when compared with the
previously reported literature results in the LMI forms.

II. PROBLEM STATEMENT

In this paper, we consider the following class of delayed
neural network model described by a set of nonlinear neutral
delay differential equations :

B0 = (0] - o) + Y asfie0)

+ Z bij fi(x;(t —75)) + Uz}

n
+Y et —1y) (1
j=1
for ¢+ = 1,..,n, where n is the number of the neurons

in the network, z; denotes the state of the ith neuron,
d;(x;) represents an amplification function, and ¢;(z;) is
a behaved function that keeps the solution of system (1)
bounded. The constants a;; denote the strengths of the neuron
interconnections within the network, the constants b;; denote
the strengths of the neuron interconnections with time delay
parameters 7;(t). e;; are coefficients of the time derivative
of the delayed states. Finally, the functions f;(-) denote the
neuron activation functions, and the constants u; are some
external inputs. In system (1), 7,20 represents the delay
parameter with 7 = maxz(7;), 1 < j < n. Accompanying
the neutral system (1) is an initial condition of the form :
z;i(t) = ¢i(t) € C([-—7,0], R), where C([—,0], R) denotes
the set of all continuous functions from [—7, 0] to R.

In what follows, we give the usual assumptions on the
functions d;, ¢; and f; :

A; : The functions d;(z), are continuously bounded, and
there exist positive constants m; and M; such that
0<m<di(x)<M;,i=1,2...,n Ve eR

Ay : The functions ¢;(x) are continuous and there exist
positive constants y; and ; such that
ci(z) —ci(y) _ ci(x) — ci(y)]

-y |z =yl
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SQ/)i7 1= 1,2, ey 10,
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Y,y € R, x #y.

As : The activation functions are Lipschitz continuous, i.e.,
there exist positive constants L; > 0 such that

| fi(x) —

We note here that if E' = 0, then system (1) describes a Cohen-
Grossberg neural network. If d;(z;) = 1 and ¢;(z;) = a5,
i = 1,2,...,n, in a Cohen-Grossberg neural network, this
Cohen-Grossberg neural network describes a Hopfield-type
neural network. If a Hopfield-type neural network uses a
piecewise-wise linear activation function, then this Hopfield-
type neural network describes a cellular neural network. There-
fore, stability analysis of system (1) can be easily specialized
for standard neural network models.

fl(y)|§LT|x - y‘? i = 172a - 1, Vx,y € R7.3C #y

III. STABILITY ANALYSIS

In this section,we obtain sufficient conditions for global
stability of the equilibrium point of neutral system defined
by (1). To this end, we will first shift the equilibrium point
x* = [z}, 23, ...,2%])T of system (1) to the origin. By using
the transformation z(t) = z(¢) — z*, the equilibrium point z*
can be shifted to the origin. The neutral-type neural network
model (1) can be rewritten as :

aula(0) | - (it +Za”gj i

3 - )| £ ensi-m) @
j=1 =1

which can be written in the form :

Zi(t) =

2(t) = a(x(t)[ - B2(t) + Ag(2(t)) + By(=(t — 7))]
+EZ(t—71)
where
2(t) = [21(t), z2(8), ooy za (1))
A = (aij)nxn, B = (bij)nxn: £ = (€ij)nxn
9(2(t)) = [g1(21(1)), g2(22(1)), -+vs g (20 (1))
a(z(t)) = diag(on (21(1)), az(22(t)), --., an(2a(t)))
B(z(t) = [Bi(21(1)), Ba(22(1)), ooy B (zn (1))
g(z(t — 1))

= (g1(21(t = 1)), g2(22(t = 72)), e, g (20 (t — 7)) T

For the transformed system (2), the functions «;, 5; and g;
are of the form :

ai(z(t) = di(z:(t) +27), i =1,2,...,n
Bi(zi(t)) = ci(zi(t) + a}) — ci(x}), i = 1,2, ...,n

Assumptions Aq, Ay, Az respectively imply that

0<m< al(zz(t)) < ]V[i, 7= 172, ey
Yoz (1) <z:(t)Bi(z:(t)) <thizf (1), i = 1,2,...,n
l9:(2:(1))I<Lilz:(t)], i = 1,2,...,n

We also note the following facts :

Fact 1 : If a, b, ¢ and d are real vectors of dimension 7,
then the following equality holds :

[~a+b+ct+dTa+b+c+d
=—aTa+ "o+ cTe+dTd+ 20T c+267d + 2¢7d

Fact 2 : If @ and b are real vectors of dimension n, then
the following inequality holds :

1
2a7b<=aTa +ebTh
€
where ¢ is any positive real number.

We now present the main result of this paper :

Theorem 1 : For the neutral system defined by (2), let
A; — Az hold. Then, the origin of system (2) is globally
asymptotically stable if there exist a positive constants € such
that the following conditions hold :

A2
p= ﬁ —2(1+ - )(HAHQ +11Bl13) >
5—1—1
€= 115~ BB >0
where m = 11%1%1”(7712-), M = 1I%1dX (M;), v = lrér}ilgll(yi),
L = max (L;).

1<i<n

Proof : We construct the following positive definite Lya-

punov functional :
n zi(t) 6(8)
2 D ds
>h e

where k is a positive constant to be determined later. The time
derivative of V(z(t)) along the trajectories of the system (2)
is obtained as follows :

+ngl (zi(t

which can be written as

)= kY gzt — 7))
i=1

V() = 2687 (2(t)a" (2(1)):(t)
a7 (z(1)) ()] la™ (=(1)2(1)]
—la7 (a(t = m)at = n)]"
x[a7 (= (t = 7))2(t — 7)]
+hg" (2(1))g(2(t) — kg™ (2(t = 7)g(=(t — 7))
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We can write the following :

267 (2(t))a ™ ((1)) £(2)
=287 (2(t)[-B(=(t)) + Ag(=(t)) + By (z(t — 7))]
+267 (2(t)a” " (2(8)) B2(t - 7)

o™ (2(0) 2] [o™" (2(1)) £(1)]
t t

= [=8(=(1)) + Ag(2(1)) + Bg(=(t — 7))
+a~H (2(8) Ba(t — 7)) %
[ ( () + Ag(z(t)) + Bg(=(t — 7))
) Bt - 7)]

Hence, it follows that
287 (2(t)a " (z(1)£(t) + [a~

= [B(2(1)) + Ag(2(t)) + Bg(2(t — 7)) + o~ (
x[=B(=(t)) + Ag(2(t)) + Bg(z(t — 7)) + o™

In the light of Fact 1, we obtain

BT () (2()2() + [a ™ (2(1) (O] [ (2(1)2(1)]
= =07 (())B(=(t))

+g7 (2(t)) AT Ag(2(1)) + g (2(t — 7)) BT Bg(2(t — 7))
+:T(t —1)a 2 (2(t)ETE:(t — 1)

+297 (2()) AT By(=(t — 7)
+297 (2(t) AT (2(8)) B(t — 7)
+29" (2(t = 7)) BT a7 (2(t) EE(t — 7)

which, when used in the time derivative of V' (z(t)), yields :

=BT (2(1)B(2(1)) + 9" (2(1)) AT Ag(=(t))
+9" (2(t = 7)) B Bg(2(t — 7))
+:7(t — 7)a"2(2(t))ET E(t — 1)
+29" (2(t)) A" Bg(2(t — 7))
+29" (2(1) AT (2(1) BA(t - 7)
(2(

V() =
(t

+2¢7 (2(t — 7)) BTa Y (2(t))E2(t — 7)
—la7 (et = 7))zt — )]
ot (2(t — ))Z(t*T)}

+hg" (2(1)g(2(1)) —

kg™ (2(t = 7))g(z(t — 7))
from which it follows that

—[1BEEIE + [1AlB g ()13
+HIBII3llg(=(t = 1))II3

Hla O)IBIEI2(E - )3
+2[[All2][Bll2llg(z(0)I2llg(z(t — 7))lI2
+2[A]l2lla™ (2(0)) |21 B2
x[lg(z@)l21l2( = 7)ll2

+2/BllafJa™ (2()[|2] | £ |2

x|lg(z(t = 7))llal|2( = T)l2

—[la= (=t = T)IBIE(E = 73

+hllg (=13 — Kllg(=(t — ))II3

V() <

Assumption A; implies that
1 1
e L G [
and

1 1
Sl Ol

where m = rgn%ln(mi), M= 1%1%Xn(Mi)'

Assumption A, implies that
1BCz(E)l2=7[[2(8)]]2
where v = in (7:)-

Assumption A3z implies that

%Hg(Z(t))IbSIIZ(t)Hz

where L = max (L;). Thus, we obtain
1<i<n

Hﬂ(Z(t))l\22%H9(Z(t))|\2

Therefore, we can now write

2 )1+ lAIBllo (=)
BBl - )

BBl - g

2 AL Bl el — )]l
2| Al BNl ) a6~ Dl

+%HBII2HEH2||9(Z(75 = )ll2ll2(E = 7)ll2

V(z(t) <

—#Hé(t = DI + kllg(=()]13

—kllg(z(t = m))I[3 (©)

We note the following inequalities :

2[[All2][Bll2llg(z()ll2llg(z(t = T))ll2 <
1413 Hg(=)II3 + [1BI3 119 (=(t — 7))II3

2%\|AH2||E||2\|9(Z(t))|\2||2(t —7)]2<

2 e :
AN GO + 5Bl = 713

1 .
2| Bll2l|Ell2llg((t = ))l[2l2(t = 7)ll2<

2 € .
EHBI@HQ(Z —7(®)ll3 + ﬁHEH%Hz(t -3
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where ¢ is a positive constant. Using the above inequalities in
(3) results in :

V) < ~LlloEO)E + I1AIBIso)
HIBIBloC0 - )
BRI~ 7)I3 + ARl I3
BBl (=(t — 7)1
+3mWwwmm%

S IBIBIE — )13

+EHBH2H9(Z—T)II§
€ 202 2
+o, sl BRI =7

Iz~ I+ Rlla(=()13
—ng@@»—T»ué
- e%5+%1+ IIAIR) g(=(0)]13

+2(1+ - )I\Bllzl\g( (t=")I3

5—|—1 9 1 . 9
+ (S BIE — )l - DI

+hllg(zO)II3 — Fllg(=(t — 1)II3

1
k=204 )lIBI3

V(z(t) < (f§+2(1+ )AL+ 1BIR)llg(=()13

e+1 1 .
(— > I1E|l3 - MQ)HZ(t—T)H%

—pllg( I3 = &ll&(t = 713

Clearly, p > 0 and £ > 0 implies that V(z(t)) < 0 for all
g(z(t)) # 0 (note that if g(z(t)) # 0 then z(t) # 0). Now let
g(z(t)) = 0. In this case V(z(¢)) is of the form :

V(1) < —llz@0)3 - &llz -l

< =7Plle(t)
from which it follows that V' (2(t)) < 0 for all z(t) # 0. Now
let g(z(t)) = z(t) = 0. We have hence

V(z(t) < =€l -7l

¢ > 0 implies that V( (t)) < 0 for all 2(t — 1) # 0. If
g(2(t)) = 2(t) = 2(t — 7) = 0, then

V(1) < ~lIBl3llg(z = 7li3

V(z(t)) < 0, for all g(z—7) # 0 as B # 0. Therefore,
z(t) converges asymptotically to zero [29] and [35], hence
meaning that the equilibrium point of neutral system (1)
is asymptotically stable. On the other hand, the Lyapunov
function used for the stability analysis is radially unbounded,
it can be concluded that the equilibrium point of neutral

15

system (1) is globally asymptotically stable.

We will compare our results with a previous stability given
in [28] which is restated in the following theorem :

Theorem 2 [28] : For the neutral system defined by (2),
assume that ||E||; < 1. Then, the origin of (2) is globally
asymptotically stable if the following condition holds :

§ = my— LMI[[A[}2(1+ [|E]l2)
—LM{|Bll2(1 + ||El2) = MY||E]2 > 0
where m = i (m;), M = 1m1axn(]v1i), v = 1r§nil£n('yi),
¥ = e (), L = max (L)

Remark : Note that the condition of Theorem 2 in [28]
depends on the constant 1) while our result in Theorem 1
is expressed independently of ). Therefore, the result of
Theorem 1 can be considered to be less conservative than the
result of Theorem 2.

In order to show applicability and advantages of our results,
we consider the following example :

Example 1 : Assume that the network parameters of neural
system (1) are given as follows :

1 c 0 c 0
a=s=glg Le=ve Y]
withm =M =1, L =1, vy =1 = 1, where c is a positive
constant. We can calculate

14llz = [1Bll2 = —, [|El|]2 = V2¢

©
\/57
For € = 1, applying the result of Theorem 1 to this example,
we obtain
~2
p= ﬁ —2(1+ - )(HAH2 +1B|3) =1~ 4¢* >0
1 €+ 1
£= 55—
M
Clearly, c < % imphes that p > 0 and & > 0. When checking
the applicability of the condition of Theorem 2, one can see
that the following condition must be satisfied

6 mry = LM|[Alf2(1 +[|El]2)
—LM]|Bllo(1 + ||El2) — MY||E]]2

2¢c
1—5(14-\/50)—\/50

= 1-2v2c—22>0

SEZ=1-4¢>0

Hence, according to Theorem 2, for the network parameters
given in this example, the sufficient condition for the stability
of system (2) is obtained follows :

1
c<1l——
V2
Therefore, if 1
1——<c< =
V2~
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then the results of [28] does not hold whereas the result of
Theorem 1 is still applicable to this example. Thus, the result
we obtained in Theorem 1 can be considered an alternative
result to the previous stability result given in Theorem 2 of
[28].

IV. CONCLUSIONS

By employing a simple and suitable Lyapunov functional,
we have derived a new delay-independent sufficient condition
ensuring the global asymptotic stability of a class of neutral-
type neural networks with discrete time delays. The proposed
condition establishes a relationship between the network pa-
rameters of the neural systems. The obtained result can be
applied to Cohen-Grossberg neural networks, Hopfield-type
neural networks and cellular neural networks. A constructive
example also has been presented to show the advantages of
our results over the previous literature results.
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